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pseudo-spectral method based on Legendre-Gauss-Lobatto nodes. The Kronecker product is
used here to formulate a linear system of differentiation matrices; this system was reduced to
be more accurate with less memory usage. Error analysis with test problems are introduced
to show that the suggested scheme of the spectral method has high accuracy.

1. Introduction
Given a simply connected, domain Q = [a, b] X [c, d] in R? , with Lipschitz boundary 9, a time interval / = [0,T] and the differential
operator

Hu=-V-(AX,t)Vu)+p(x)u+gq-Vu, (1.1

where x = (x,y),V and V- denote the gradient and divergence operators, respectively and A (x) represents a matrix-value function. In this
paper we are concerned with the numerical approximation of the linear convection- or advection-diffusion problem: Find u: Q=QxI—R
such that:

Qu+Hu=f(x,t) inQ, (1.2)
u=up(x) OndQxlI, (1.3)
u(x,0)=up(x) inQ, 1.4

where ¢ = (o, B) is the convection vector, up is the boundary function and f represents the source or reaction term. Here and elsewhere we
shall assume that all coefficients occurring in these equations are uniformly bounded.

For solving this problem, we construct a solution using pseudo-spectral method which may be considered as an extension to the work in
[1, 2] There are two steps to form this solution [3, 4, 5]. First, we use polynomial interpolation of the solution based on some suitable nodes
as discrete representation of the solution; here we chose Legendre nodes. Secondly, we form a system of algebraic equations from the
previous discretization after collocating it; this step replaces differential operators by matrix approximations (see[3, 4, 5, 6]).

A brief outline of the paper is as follows: Section 2 describes some necessary notations about the continuous problem. Section 3 summarizes
the steps of solving the problem (1.1)-(1.4) by using Legendre pseudo—spectral method and modifying the resulted system using matrices
properties. As a result a system of algebraic linear equations is formed and a solution of the considered problem is discussed. In Section 4 we
shall prove error estimates of the scheme given in Section 3. In Section 5, some numerical examples are presented to show the effectiveness
of the proposed scheme.
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2. The continuous problem

Throughout this paper we use standard notations that will be used in the sequel [7]. We use the functional spaces L (Q),L (Q),V =
HY(Q),C(I;Ly (R)), Ly (I3 L, (Q)) (see e.g. [6, 8]). By (.,.) we shall denote either the inner product in Ly (Q). We denote by | . |, |||l [I-]l,
the norms in L, (Q), L. () and V, respectively. All the constants which occur in the course of this paper will be denoted by C.(€ is small
and Ce = C(e™ 1))

We shall consider the collocation points {xi}fvzo which is the set of (N + 1) Legendre-Gauss-Lobatto nodes [4]. Also we define the family
Vn = span {€ p(s):1<p< N— 1} of finite dimensional subspace of V where {,,} are the Lagrange basis polynomials associated with

{xi}io.
Now we list the following assumptions on the coefficients and data in (1.1)-(1.4):
(A1) A (x,r) is symmetric, Lipschitz continuous in ¢ and uniformly positive definite matrix in Q, i.e.,

(AE,E) > c|E?,

[|[A(x,1)—A(x,1')||,, <clt=1| Vi, i€l

where ||-||;, is a matrix norm.
(A2) p, V- g€ Lo (Q), withp >0, p-n>0 on dQ and

(PE.&) > clE]. @.1)

(A3) p—Liv.g>0inQ
(A4) f:0 — Randug(x): dQ x I — R are Lipschitz continuous in the sense of

|f(x.0)—f(x,0)| <cle=1| v,/ €l

and analogously for up (X).

(AS) ug (x) € V.

Under these assumptions, the weak solution of (1.1)-(1.4) is defined as:
Find u : Q — R such that

(G, )+ ((u,x)) = (f,x), VY€V, aetel, 22

u(x,0) = up(x) in Q.
Here we use the notation((u, ) )) to represent the bilinear form corresponding to the differential operator JZ; i.e.
((u,2)) = (A(x) Vu, V) + (q- Vu+p (X)u, ). 2.3)

Without loss of generality, we may assume a homogeneous Dirichlet boundary condition on d€, i.e., up (x) = 0. Otherwise, we write the
bilinear form (2.1) in terms of # and up (x) in place of u.

The existence of a weak solution u € Ly (I;L, ()) NC (I;L; (Q)) is guaranteed by Lax-Milgram theorem. In fact the use of (A2) and (A3)
imply that the bilinear form ((.,.)) is bounded and V-elliptic, i.e.,

(2 < Clull [ Vu, 2 € Ly (112 (Q)) NC(112(Q)),

() > Cul® Vu € Ly (I;12 (Q)) NC (512 () . Q2.4
However, to prove the coercivity condition (2.4), it requires to use (A3) with the application of Gauss’s theorem:

2(q-Vo,0) = (0(q-n),0) = (@(V-q),0).

3. The suggested approximation scheme

For a given integer number N, > 0, we denote by zg, z1, ---,2n, the nodes of the shifted N; + 1-point integration formula of Gauss,
Gauss-Radau or Gauss-Lobatto type, and by wq, wy, ---,wy the corresponding weights [4]. In order to solve problem (1.1)-(1.4) by
pseudo-spectral method we use the notation

b0-0(5=d 1) weclupl

to approximate the function u (x,?) in Q by using cubic grid consisting of (N + 1) x (Ny + 1) x (N; + 1) nodes as
N N N,

ux,0)~ Y Y Y Ui ji®i(x) @ (v) @ (1), @3.1)
i j ok

where

Uijx=u (ng”’yﬁ,Nv)’l]EM)) .
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Here we have used Lagrange’s interpolant functions which are defined by
o= [] =2 | wo<i<N.
j=0,j#i “TE
By using the Kronecker product [9], equation (3.1) can be expressed in the following matrix form:
~ (&N:) (Ny) & (Vi) g
u(eyn) ~ (&) () @& ) edly ()0,
or simply
u(x,y0) = (P 2d () 0d ()0,

where U is a column vector given by:

~ T

U= [M0,0,07M0,0,17M0,0.27 Sy UOONA+15U0,1,05 -+ s UO I N4 L5 e e e s 7“NX+1,N),+1,N/+1}

By using a general form of the first differentiation matrix

d
D1 = (Dij = 9@ )
2= /) 0<i j<N.
from Lagrange interpolation with a modification [6] to improve accuracy
Tl (2n =) i<m,i#0,N,,
O i i > m,i#0,N;,
im = N, :
Dlm _Zk%&i Dik t=m 3& O7Nz7

with the classical form of the second order differentiation matrix Dzzv, 41 [

D2 :{ 2Djm (Dii_ﬁ) i#m,
im N, 2 P
— Liok4i Pik t=m,

we can rewrite equation (1.2) in discrete form
7 (@@ ©0) 00 Dy) + B (WD 960) 24 0)
“2 21 (& () @ () Dy 11 0D (1) - 290 ($ () D 9 b () 20 (1))
b ed D,Z\,+1®<I>(t)) (32
(®(x) DN 1 0d() Dpy 11 ®d(1)
+p(xy)( W)@ @S(1))]U=F (xy1),

where A;,i = 1,2,...,5 are the coefficients of dyu, dyu,d2u, 8 uand dyyu respectively.
Then, by collocating equation (3.2) at any interior collocauon point { (x;,yj,%) }
equation (3.2) becomes:

435 xy,

&
(4
4/14 xyt (
b-a)ld—q

e VSIENe— 11 <j<Ny—Land 1 <k<N,

Nyt1 : Ny+1
% ( Nx+l®e y ®IJI\IIJrlekN,Jr1>Jr A i (DMHEN-H ®e)+ ®ek,+1>
W ([ NeH1 N1 i (2 Nt N+1 Nl
7 (@ @Dy e ) - 2B (DF L ol o )

42 Ne+1 N+l N1 427 N+1 N+l
e (@ oD} 94 ) — gt (Dnel ™ @ 2q)

Ny+1
+pi,(N+1®e + ®e§(vt+l):|U:Fijk7

(3.3)

where e is the r-th row of the identity matrix Ij;. Rewriting equation (3.3) in matrix form yields

|:% ([INX+1]1-N 1. ® [INﬁ-l] 1:Ny—1.: ® [DN[-H}I'N,,;)
+pa ([DNH]INA ®[IN+1LN UN+I]2:N,.:>
+755 0 <[IN i, —1:® [Prr] oy [IN,+1]2;M,;)

2
— (bfa)z 1«3 {DNX-H] LN, 1 X [[N}.+1} LN, —1.: X [IN/JFI}Z:N,;)

,(d:‘c)z/'u [n, +1]1N .® [DN +1]1:N,,71.:®[IN1+1]2:NT':)

_WAS <[DM+1]1;N 1:® [Py 1] N1 @ [IN'“]Z:Nr*)
_ v

<[1N+1]11v71 ®[1N+1]1N 1: @ vl )}U:F’
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or
AU=F, 3.4

where F' = [f1 1.1, f1120- s SLINTS12, 00 JI2N e ,fer’M,l,M]T, the notation [Ay];.; . represents the intersection of rows from
i to j and all columns from any matrix Ay« s ,and the notation V is a diagonal matrix with {v} ijk s diagonal elements for interior points
I1<i<N—L1<j<Ny—1l,and 1 <k <N;.

The system (3.4) represents (Ny — 1) x (Ny — 1) x N; equations in (Ny + 1) x (Ny+ 1) x (N; + 1) variables, which contain variables at both
interior and initial-boundary nodes. As we only interested in the unknown interior points { (xi,y;, %) } I<i<Ne—1L1<j<Ny—1,
and 1 < k < MV, the incomplete system (3.4) can be rewritten as

ijik”

AVAHW)=F, (3.5)
with

Ui j VIK<i<N-1,1<j<N, -1, 1<k<N,
Vi,jk = w ;
0 otherwise,

and
W=U-V.
After separating the unknown variables from the known ones, the system (3.5) could be rewritten as
AV =K — AW,

where \:/,VT/ represent the columns of the nonzero elements of V, W and the matrices A1,A; represent the remaining matrices of A after
eliminating columns corresponding to zeros elements of V and Wrespectively.

4. Error estimates

This section is devoted to proving the convergence of the proposed scheme and estimating its accuracy. In order to that we will need the
following two lemmas:

Lemma 4.1. [10] Assume that (N + 1 ) — point Gauss, or Gauss-Radau, or Gauss-Lobatto quadrature formula relative to Legendre weight
is used to integrate the product uv where u € H" (Q) and v € Py. Then there exists a constant C independent of N such that

(e ,v) = (u )| < CNT"[[ull gy V1, 0)
where

(w,v)y = i)u(xi)V(xi)Wi
i=
Lemma 4.2. (Gronwall inequality) [10] If a non-negative integrable function u(t) satisfies
u(t) <at)+C [ ju(s)ds,—1<t <1,
where o (t) is an integrable function, then
lu(@)r <Clle@)lzp,p = 1or p=eo.
Now, we have the following main result.

Theorem 4.3. Under the assumptions (Al)-(A5), the solution of problem (1.1)-(1.4) is u € Ly(I,V) N Lo (I, V) with dsu € Ly (I, H™(Q)), and
there exists a positive constant C independent of u, f,N,m and r such that the estimate

|eu‘ix,(l,L2(Q)) + Heuﬂiz(/,v) + Heu\li(,y) <CN™T Hf“i(/ﬂr(g))
—m 2 2
+CN (|31M|L2(1,Hm(9)) + ”uHLz(I,H”’(Q)))

holds uniformly for any integer numbers r,m > 1.

Proof. On applying (2.2) atx;, 0 <i< N, we get
N N —
(a,U ,x)N+((U 7x)>N_(f,x)N7 VY eV, aetel “.1)
where UN € L, (I;V) N C (I; L, (Q)) Subtracting equation(4.1) from (2.2) yields
_ N _ N _ _
@u. )= (a0N.z) + ()= (")), = (F2) = (2
Denoting e, =u— UV, we get

@ew )+ () = (L0~ Fow = ((av¥.x) = (avV.x) ) = (((vV.2)) - ((v7%)),)- (42)
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Putting ¥ = e, and then ¥ = Je, in equation (4.2) respectively and summing up we get

:(f ) (fveu) 7((alU aeu)f(alUNaeu)N)
~ (U™ ) = ((UY,e0) ) y) + (f: drew) = (f dreuly
= (AU, dhen) = (AU" dreu) )
= (((U".aen)) = ((UY, dreu)) ) -

From equation (2.3) and Lemma 4.1

30k leul® + leul[y + dreul® + 30 lleul[§ <

CN"" N fllgr(@ leulry@) +CNT" 11 1l @) [9reul 1, ()

~onm HHm \eule FON AU gy 19uliac@)
N UM g \eulb vov ([ PP e

(4.3)

The first two terms on are estimated by the use of Peter-Paul inequality [11] as

CN" [ fll (o) leul ) <CNT" (Ce 1) + 2 |€u|fz(g)) ;

— — 2 2
N Il 9reul iy <ENT (Cell Iy +€10eulty )
where € a very small constant. The application of Young’s inequality estimates the third term of (4.3)
1 1
_ N — 2 2 2
CN™" HatU HH’"(Q) \eu|L2(Q) <CN™™ (Cg |8,u|Hm(Q) + 5 ‘a[eule(Q) + 5 ‘eu|L2<Q) > .

Similarly, we estimate the last three terms of (4.3). Finally, choosing € sufficiently small we get

10y eul* + HeuH; + %a, leully
SCONTCe| flpra 4.4)
+CN~" (Cs |at’4|1-1m )y +Ce ””HH"* + |eu|%2(ﬂ) )

The integration of equation (4.4) over the interval I with the use of Gronwall’s inequality yields the asserted estimate. O
5. Numerical examples
To test our proposed method, we apply the proposed scheme for various examples whose exact solutions are provided in each case. For all

examples, we take Ny = N, = N; = N, to study the convergence behavior of the presented method, we also calculated the following norms
[8] for errors with different values of N att = T

1. The Ly-norm (Frobenius norm) defined for any matrix A by:

1
2
Ay = <Z|“U| )
i,j

Ao =I’I}3X|Ll,'j| .

2. The L.-norm defined for A by

All the computations are carried out in double precision arithmetic using Matlab7.12.0.635 (R2011a). The code was executed on an Intel
Core i7-3610QM, 2.3 GHz Laptop.

Example 5.1. Consider equation (1.2) with constant coefficients.
8,M—Au:et(x2+y2—4), x,y,t €0,1],
with initial and boundary conditions as follows:

u(x,y,0) =x* +7,

u(x,0,r) =2, u(x,1,r)= (1+x2> e,

w(0,y,1) =y%e', u(l,y,1) = (1 +y2) e
and the exact solution
Uexact (Xa)’»t) =¢ <x2 +y2) .

Table 1 shows the Max error and Frobenius error at different values of N, Figure 5.1 shows the similarity in results of the present Method
with the exact solution and surface and contour plots for the error u;; — ulef att =T respectively.



Journal of Mathematical Sciences and Modelling 91

Example 5.2. Consider another example for convection diffusion equation (1.2) with constant coefficients
du+Vu—Au=eé (3cos(x+y)—2sin(x+y)), x,y€[0,x],t€]0,1],
with initial and boundary conditions as follows
u(x,0,t) = e cosx, u(x,x,t) = —e' cosx,
u(0,y,t) = €' cosy, u(m,y,t) = —e' cosy.
and the exact solution
Uexact (nyyl) = ¢’ cos (x +y)

Table 2 shows the Max error and Frobenius error at different values of N. Figure 5.2 shows the similarity in results of the present Method
with the exact solution and the surface and contour plots for the error u;j — uff att =T respectively.

Example 5.3. Now, consider the following differential equation:

hu—+x2du +y38yu —xyef(xﬂ’) Oett — e~ 1Y) Ayt = f (x,y,1), x,y € [0,x], ¢t €[0,1],

where

fleyt)=¢é ((l +(1 +xy)ef(x+y)) cos(x+y)— <x2 +y3) sin (x+y))

with initial and boundary conditions as follows:
u(x,y,0) =cos (x+y)
u(x,0,t) = e' cosx, u(x,m,t) = —e' cosx,

u(0,y,t) = e cosy, u(m,y,t) = —e' cosy.
and the exact solution
Uexact (X,,1) = ¢ cos (x+y).

then the results are given in Table 3, again the similarity in results of the present Method with the exact solution, and the surface and contour
plots for the error u;j — uff at t =T are given in Figure 5.3 respectively.
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(c) Surface plot for error u; j —u; j°xatt =T. (d) Contour plot for error u;j —u;j’xatt =T.

Figure 5.1: Comparison between exact and numerical solutions of Example 5.1 with surface and counter plots of the error.
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Figure 5.2: Comparison between exact and numerical solutions of Example 5.2 with surface and counter plots of the error.
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N L L,

6 5.1338¢-007 | 1.5710e-006
8 5.7054e-010 | 2.0571e-009
10 42011e-013 | 1.6188¢-012
12 8.8041e-014 | 3.7847¢-013
14 2.1450e-013 | 7.0891e-013
16 2.5818¢-013 | 1.0988e-012
18 4.8848¢-013 | 1.8580e-012
20 3.7392¢-013 | 2.0660e-012

N Lo L,

6 1.2460e-004 | 2.5773¢-004
3 7.5038¢-007 | 2.2982¢-006
10 3.4863¢-009 | 1.3228¢-008
12 1.1002e-011 | 5.3229¢-011
14 3.0198¢-014 | 1.6745¢-013
16 2.9754e-014 | 9.1839%-014
18 1.9096e-014 | 7.2120e-014
20 3.1974e-014 | 1.1562¢-013

Table 1: Max error and Frobenius error at different valuse of N for Example 5.1.

error and Frobenius error at different valuse of N for Example 5.2.

(b) Numerical Solution.
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(c) Surface plot for error u;j —u;j°xatt =T.

(d) Contour plot for error u;j —u;jxatt =T.

Figure 5.3: Comparison between exact and numerical solutions of Example 5.3 with surface and counter plots of the error.

6. Conclusion

In this paper, Legendre collocation method was applied to calculate approximated solution of 2D Advection-Diffusion Equation with variable
Coefficients. By using Kronecker product and modified differentiation matrices with reducing the resulting system, Error analysis and
numerical results for this equation show that the suggested method is a high accuracy method.
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Table 3: Max error and Frobenius error at different values of N for Example 5.3.

N Lo Ly

6 0.0017 0.0033

8 1.2645e-005 2.9322e-005
10 9.7233e-008 2.9858e-007
12 2.6289¢-010 9.5973e-010
14 9.8699¢-013 3.5146e-012
16 1.9718e-013 5.7126e-013
18 1.4566e-013 6.6142¢-013
20 2.2049e-013 8.2462¢-013
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